Week 4 - part 2: Phase Plane Analysis
e \l 4.1 From Hodgkin-Huxley to 2D

- Overview: From 4 to 2 dimensions
- MathDetour 1: Separation of time scales

Nﬂ“rﬂnal ﬂvnamlcs: - MathDetour 2: Exploiting similarities

I:nmnutatinnal Neurescience 4.7 Phase Plane Analysis
of Single Neurons - Role of nulicline
4.3 Analysis of a 2D Neuron Model
Week 4 - Reducing detail: - MathDetour 3: Stability of fixed points
Two-dimensional neuron models 4.4 Type | and Il Neuron Models
- where is the firing threshold?
Wulfram Gerstner - MathDetour 4: separation of time scales
EPFL, Lausanne, Switzerland 4.5. Nonlinear Integrate-and-fire
- from two to one dimension
flow patterndlrectlon ion Channel total effect tines delta big noise model :‘,:
pulse different® «.j§ start =,
d bt t ® probability cLon > atculate [ g
O l n nnnnnn d e l t aarii’:\:‘: small t me% " nLegraLe llnear lrfght f
true 6 . ce g
CCCCC pdafram l solution e §
AME &l °;5 neLCJiron mode]l W W
interval & namlc many
o0 | S | Ccurnrent =
C describe < jc: descri bed 4&’ E\},‘ SuppOSe
mform way ; % S dW dt g > 8 aU tlme Step
bo z move expect v ;‘ still nput curren
Lo i Ml 3 Sl frest &F @ lTT @ REHBEH input 5 end
U lecture o around ) 5" situation
1n}t1a1 E o de\;e;; y flre modelbehavwr
- unstable kn OWfluctuatlo

Fitzhugh Nagumo
leaky integrate!

[ |I o fsmall party W&TE}{F%Q el pOtentlal in® correspongn

type llnear dlfferentlal llllll 8 dendrite ®ter dimension
inside O short unct lon reset

blue line

=PrFL



https://mediaspace.epfl.ch/media/0_d6vqymel
https://mediaspace.epfl.ch/media/0_d6vqymel

Week 4 - part 2: Phase Plane Analysis
Gl \l 4.1 From Hodgkin-Huxley to 2D
- Overview; From 4 to 2 dimensions

- MathDetour 1: Separation of time scales
- MathDetour 2: Exploiting similarities

[ 4.2 Phase Plane Analysis ]

- Role of nullcline
4.3 Analysis of a 2D Neuron Model
- MathDetour 3: Stability of fixed points
4.4 Type | and |l Neuron Models

- where is the firing threshold?
- MathDetour 4: separation of time scales

4.5. Nonlinear Integrate-and-fire
- from two to one dimension

Notes

Welcome back to the class on neuronal dynamics. After these
mathematical detours, we are now back to the main flow of the

argument for this week four.

Summary
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Neuronal Dynamics - 4.2. Phase Plane Analysis

2-dimensional equation

stimulus

|
£ 2 B, we RICE)
dt
T, d_w: G(u,w)
dt
Enables graphical analysis!

-Discussion of threshold
-Type | and I

We have reduced the model of Hodgkin-Huxley from four coupled
differential equations to two differential equations. We are left with two
variables, one for the voltage, u, and the second one, an auxiliary
variable called w. We are now going to exploit the mathematical
structure of this two-dimensional system and analyze the behavior in the
phase plane. Now I'll explain what this means.

Notes

Summary
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Neuronal Dynamics - 4.2. Nullclines of reduced HH model

v _,
dt

stimulus

du |
rZ_F(u,wH{(t)

there is a factor R
missing here
(assume R=7)

dw
r. —=G(u,w
v (u,w)

u-nullcline

w-nullcline

So here is, again, our system of equations. If you follow the reduction
step study we've explained starting from the Hodgkin-Huxley model, we
arrive at this kind of situation, which I need to explain.

Notes

Summary
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Neuronal Dynamics - 4.2. Nuliclines of reduced HH model

v _,
dt
stimulus T T T
du || =
T—=F(u,w)+1(1) |
dt G =0
dVV _
TW = G(H,W)
gf “=aes j, et
_ fisceot Po&t“ | E
u-nulicline vy
i}\ R 0 5 |. | ‘)' | ‘)1 1
9L = —60 —40 =20 0 20 40
_ u [mV]
w-nullcline
dw _
gt
Notes

So the horizontal axis is the voltage, u. The vertical axis is the auxiliary
variable, w. Now this is a complicated system of equations, f of u and w
is itself some kind of nonlinear function. However, a nice way of getting
some insights into the dynamics and insight into the title functions that
we have at our hands, it's useful to look at all points which have no
change in the voltage, the set of points with du/dt equals 0 is called the
u-nullcline. Suppose the stimulus is zero. Then the u-nullcline
corresponds to all the points where f as a function of u and w is zero.
And this is what we have here. This is the set of all points where the
changed du/dt is zero. Now we can do the same thing for w and look at
all the points which have dw/dt equals zero. These are the points where
the function g of u and w is zero. And for our Hodgkin-Huxley model,
we choose the two dimensions. That's this set of points. So we have two
curves called the nullclines off the system. Now, they are very special
points where du/dt is zero and dw/dt is zero. These are the points where
the two lines cross. These are called the fixed points. du/dt and dw/dt
are both zero, which means there's no change at all.

1m 09s
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Neuronal Dynamics - 4.2. Nuliclines of reduced HH model

stimulus
du T
T—=Fu,w)+1(t)
HE e
dw
7, — =G(u,w)
dt A
_ P{er Pa&u‘f
u-nulicline ol ol
du _ o % =® .8
ot ~
w-nullcline
dw _
gL =¢

dw

Once the voltage, u, and the auxiliary variable, w, sit here, they no
longer change. This is the first fixed point, second fixed point, third
fixed point. It turns out that this fixed point is stable. So the nullclines
allow us to find graphically fixed points of the dynamics. However, with
nullclines, we can do much more than just finding fixed points.

3m 40s

Summary
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Neuronal Dynamics - 4.2. FitzHugh-Nagumo Model

s
TﬂzF(ZI,W)-I-R[(f)
dt

e
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dt AW
u-nullcline /
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w-nullcline 7
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dt

rt

And to see that, let's look at a somewhat simplified model. This is called
the Fitzhugh-Nagumo model. Again, I have a stimulus, which, for the
moment, I set equal to zero. And this function, f of u and w, has a u
dependence, u minus 1/3u cubed minus w. It's missing here. Minus w
plus r times i, which for the moment is zero. Now if you look at the zero
point, the u-nullcline, du/dt equals 0, so the left hand side is zero. The
current is zero. So I can put w to the other side, and I find w is u minus
1/3 third u cubed. And this is a function-- w takes the value of 0 if u is 0.
It also takes a value of zero if u is square root of 3, and it starts with a
slope of 1. So the function will more or less look like this. And then it's
symmetric. So roughly it's something like this. And then I have my w-
nullcline, but the w-nullcline is linear. dw/dt equals 0. That means w is
b0 plus b1 times u. Now let's put both constants equal to 2. So if u is 0,
then w takes a value of 2, and, moreover, it has a slope of 2. So roughly
my w-nullcline, the set of points with dw/dt equals O is a straight line
which passes through 2. The two lines cross here, so this would be the
fixed point. These are the first steps. But now what can we do with this
kind of graph? I promised that they can do more than just finding the
fixed points. In fact, we can look at the flow in this kind of graph.

@

Notes

Summary
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Neuronal Dynamics - 4.2. flow arrows

./ 1 -
rﬂzF(z./,w)+R[(f) Stimulus 1=0
dt
dw
T =G(u,w \
Al df T( )

Consider change in small time step +¢ |

W

dw _ 0‘
dr ‘

AHE - 8-
of
Ll -a-'iy-bé %’Z’

Flow on nullcline

Flow in reginons between nuliclines

o

(e,

And this is now redrawn the same kind of figure. The u-nullcline is the
red line. The w-nullcline is the blue line. And my fixed point is here. We
know that if the system is here, then there's no change anymore. But
what can we say if the momentary value of u and w is here? Well, we
know that the voltage will change, because all the points where the
voltage does not change are on the red line, and this point is not on the
red line. We know that w will change because all the points where w is
constant would lie on the blue line, and this is not the case here. So let's
consider small time step delta t. In a small time step, delta t, I expect the
change, delta u, which is du/dt times delta t. I expect a change of w,
which is dw/dt times delta t. Or I can write it as du/dt, dw/dt times delta
t. So I expect that in our small time step, there's a change of u. This is
the speed at which the system moves in the voltage direction. And this is
the speed at which the w variable moves. So the flow might be like this.
This would be delta u, and this would be delta w, starting from this
point, u and w. Now there's something interesting now happening on the
nullclines.

.l(t)\\=0

Notes

Summary
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Neuronal Dynamics - 4.2. flow arrows

d — Stimulus 1=0 —
Z'l: F(Z.I,W)+R[(I‘) S dw _ ()!
di dt ‘
aw
r M Gu,w)
dt \\
Consider change in small time step 4 l
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Flow on nullcline . I(t)=0
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Flow in reginons between nuliclines

(u, !

V| dut

dt

Notes

On the nullcline I know-- on the u-nullcline, I know that du/dt is 0, but
that means that the change in the u direction, du/dt is 0. Delta u is zero.
If delta u is zero, then the flow arrows must be vertical. At this point, I
don't know yet whether they would be vertically upward or vertically
downward. Similarly on the w-nullcline, I know that dw/dt is zero. If
dw/dt is zero, and then there's no change in the direction of w possible.
Delta w is zero. And that means the direction of flow must be
horizontal, either leftward or rightward pointing. Now, how do I know
whether the arrows point towards the left or towards the right? Well, one
way to find out is to evaluate our equations at some point. For example,
I take this point, u equal 1, w equal 0. I insert this into this equation, and
for the model that I discussed before, with a set of parameters I
discussed before, I find that, in this case, at this location, the flow would
be slightly upward and slightly to the right. Now, as I get closer to the
red line, the upward component remains, whereas the horizontal
component disappears, and therefore the flow here must be upward, as I
indicated.

Summary
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Neuronal Dynamics - 4.2. flow arrows
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» : ’ dr
Flow in reginons between nuliclines
Notes

Similarly, as I move closer to the blue line, to the w-nullcline, the
vertical component disappears, but the horizontal component remains.
Therefore, the flow is towards the right as indicated. Now dw/dt has a
certain O here, but du/dt has a certain value. As we get closer to the fixed
point, this value of du/dt gets smaller and smaller, because at the fixed
point, the length of the arrows is exactly zero. Now, on the other side the
fixed point, the direction of arrows has changed. The same is true for the
u-nullcline. Arrows get smaller. They turn at the fixed point, and then
this is my total diagram. Now what does this mean? This means that if
my momentary value of u and w sits here, then the system-- the
dynamics will move the momentary value upwards. If I sit here, the
dynamics will move towards the left. If I sit in between-- well, I cannot
say exactly what the angle is, but I know that it's some combination of
upward and leftward. And so I can write down the flow in the regions
between the nullclines approximately. I know roughly the direction of
the arrows. So what does that mean? Suppose I start at some arbitrary
point, like the point here. I know at this point, the flow is in this
direction.

11m 40s

Summary
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Neuronal Dynamics - 4.2. flow arrows

‘ P o - -
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Flow in reginons between nuliclines

Stable fixed point|

But then I'm here. I know at this point the flow is, again, in this
direction, and I'm here. I know at this point the flow is vertically
upward, and I'm here. At this point, I'm in the region where the flow is
upward and toward the left. I can draw it like this. I'm here. I will follow
the directional flows. I will pass here horizontally. I will move down. I
will move vertically down. I will follow the flow here. And in the end, I
will end up at the fixed point. Once you have constructed the flow
pattern, as I do with the blue arrows here, you can basically read off the
dynamics by just following the flow. The flow carries you along. It's
like throwing a little wooden stick into a lively river. It's taken along by
the flow until, at some point, it may stop. It might be a fixed point

where it gets stuck. Now this is a simplified scenario here and drawn.

Notes

Summary
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Neuronal Dynamics - 4.2. FitzHugh-Nagumo Model
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Notes

fixed point.

You can think of other situations like this one here-- again, a Fitzhugh-
Nagumo model. There's a slightly different set of parameters so that we
have fixed points. Let's start at some arbitrary initial condition, say here.
I follow the flow, and I would end up here. Let's start with the initial
condition here. I follow the flow. I follow the flow. I go here, vertically
downward. I follow the flow. I end up here. So from any initial
condition I can construct flow patterns which will end at one of the
fixed points. And in this case, we would have two stable fixed points,
here and there. This fixed point is unstable. The flow is away from the

Summary

Lecture 4
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Neuronal Dynamics - 4.2. Phase Plane Analysis

2-dimensional equation

T

stimulus
, |
QY B e R
dr .
daw , |
. =G(u,w
Al df ]( )

Enables graphical analysis!
Important role of
- nullclines
- flow arrows

Let me summarize this. We made all this effort for reducing the
Hodgkin-Huxley model from four equations to two equations. And, yes,
it was worth the effort, because once we are done in two dimensions, we
can analyze the dynamics graphically. In this lecture, I've introduced the
idea of flow patterns. I've introduced the idea of nullclines.. And in the
following lectures, we will exploit these very ideas to really get a deeper
understanding of why neurons spike, how neurons spike. We will
discuss thresholds. We will discuss type one, type two behavior.
Everything will become transparent in the phase plane during the
discussion of the dynamics in two dimensions.

Notes

Summary
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‘Neuronal Dynamics - Quiz4.4.

A. u-Nuliclines

[ ] On the u-nulicline, arrows are always vertical

[ ] On the u-nulicline, arrows point always vertically upward
[ 1 On the u-nullcline, arrows are always horizontal

[ 1 On the u-nulicline, arrows point always to the left

[ 1 On the u-nulicline, arrows point always to the right

B. w-Nullclines

[ 1 On the w-nulicline, arrows are always vertical

[ ] On the w-nullcline, arrows point always vertically upward

[ ] On the w-nullcline, arrows are always horizontal

[ ] On the w-nullcline, arrows point always to the left

[ ] On the w-nullcline, arrows point always to the right

[ 1 On the w-nulicline, arrows can point in an arbitrary direction

Please take a moment and answer the quiz questions before you go on to
the next lecture.

Summary
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